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ABSTRACT

The document provides a comprehensive analysis of the Venezuelan presidential election in 2024. Using
Al and statistical methods, the study offers insights into regional voting patterns, the performance of key
candidates, and potential anomalies. Key findings include the victory of opposition candidate Edmundo
Gonzalez, who won 100% of the states and 92.51% of municipalities, marking a significant political shift.
The document highlights the use of clustering techniques to group regions based on voting behaviors
and identifies clear voter dissatisfaction with the incumbent president, Nicolds Maduro, whose support
drastically decreased compared to previous elections.

The analysis employed Al tools such as ChatGPT-4 to process election data, visualize trends, and identify
regional political dynamics. Additionally, the document discusses the limitations of the data, potential
biases, and the importance of future research to explore voter sentiment and improve predictive
models. The study concludes by emphasizing the broad mandate for change in Venezuela and the
implications for governance and political realignment in the country.

- Objective: CliquelA is firmly committed to use Artificial Intelligence and other technologies to make
positive change in society based on the values of transparency, accountability, and responsibility.
Analyzing the results of the Venezuelan 2024 elections, the company offers a comprehensive overview
that provides insight on the political ideologies across different regions of the country. In making these
findings public, with the data provided in RESULTADOS CON VZLA ,CliquelA proudly supports the pursuit
of democracy in Venezuela.

- Key Insights: These findings highlight with various statistical techniques, the Democratic Unity
Roundtable carried out the election in all demographic zones and despite only being able to partially
recover the ballot cards, given the available information the former candidate Edmundo can officially be
declared winner.

INTRODUCTION
-Context

The 2024 Venezuelan elections represented a significant moment for the country amid its ongoing
political and economic crisis. Venezuela has been under the United Socialist Party of Venezuela (PSUV)
government for the past 25 years and 13 years under the leadership of Nicolds Maduro, who was seeking
re-election for the next Term of Office. As past electoral processes have been allegedly tainted with fraud,
voter suppression, and a lack of transparency, the opposition party had recollected 25.073 ballot cards,
which correspond to 83.50%, nationwide to ensure a transparent election process. The current
government has yet to provide the evidence to support the claims that Nicoldas Maduro has been re-
elected for the next term. With more than two weeks having passed since the election, the delay in
providing proof has raised concerns in the international community about the veracity of their claims.

- Scope of Analysis

The scope of this analysis focuses on evaluating the 2024 Venezuelan presidential election results,
particularly the performance of the top two candidates, Edmundo Gonzalez and Nicolas Maduro. The
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analysis explored regional voting patterns across various states and municipalities, using clustering
techniques to group regions with similar voting behaviors and detect key trends. Outlier detection
methods were applied to identify regions with significant deviations from the norm, which may suggest
potential anomalies or irregularities. Additionally, the analysis assessed the vote shares of each candidate
and examined the shifts in voter support compared to previous elections, providing insights into regional
strongholds and areas of political realignment. Visualizations, including bar charts and box plots, were
used to present the data in an accessible manner, highlighting key differences and trends between the
candidates.

While the analysis offers valuable insights, certain limitations need to be acknowledged. The study was
restricted to the dataset provided, and any missing or inaccurate data could affect the conclusions.
Furthermore, sentiment analysis and public opinion data were not incorporated but could be explored in
future research to provide a deeper understanding of voter sentiment before and after the election.

-Methodology:

The data analysis was done with the Generative Al tool, Chat GPT-4. ChatGPT is a Generative Artificial
Intelligence known as a language model. The algorithm’s architecture is called Transformer, which was
developed by OpenAl and was introduced in the following article "Attention is All You Need" ( Vaswani
et al, 2017)

DATA COLLECTION AND PREPARATION
- Sources:

The database used for this report was obtained in RESULTADOS CON VZLA. A website created by the
Democratic Unity Roundtable members. The dataset used was the version published on August 5th, 2024,
which contains the most recent data, with an additional 2% of ballots. The data was made freely available
by its publishers for public use.

-Data Cleaning: To ensure full accuracy and transparency in the analysis and findings, no records have
been deleted from the database. The only modification made was the translation of the column headers
in the CSV file to prevent any potential misunderstandings by the Al model.

- Data profiling: The dataset contains detailed information about the 2024 presidential election results
in Venezuela, including votes for different candidates at various administrative levels.

Dataset: RESULTADOS_ELECCIONES_PRESIDENCIALES_VZLA_2024.csv

This structure ensures a comprehensive, clear, and well-organized report that effectively communicates
the Al-driven insights on the Venezuelan election results.

Here are the key columns in the dataset:
- "CODIGO DE ESTADO": State code
- 'ESTADO': State name

- "CODIGO DE MUNICIPIO™: Municipality code
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- 'MUNICIPIO™: Municipality name

- "CODIGO DE PARROQUIA': Parish code
- 'PARROQUIA’: Parish name

- 'CENTRO: Voting center code

- 'MESA’: Voting table number

- "'RE’: Registry number

- 'VOTOS VALIDOS': Valid votes

- Votes for different candidates: "Votos para Edmundo Gonzalez’, "Votos para Nicolas Maduro’,
“Votos para Luis Eduardo Martinez’, etc.

- "URL’: Link to the official result page for the respective entry

ANALYSIS AND FINDINGS

- Voter Turnout Analysis: The participation rates of this election were 60.08%. Comparing it with the
2018 elections, where voter turnout was 46%. This shows an increase of 14.08% of participation rates,
indicating a higher level of engagement and participation.

In 2018, Nicolds Maduro claimed victory with 68% of voters while in the past elections he received 30%
of votes, which shows a substantial decrease in support for the Socialist party. Votes in 2018 were
0.68x0.46= 0.3128 or 31.28% of eligible voters, while in 2024 came to 0.3*0.6008=0.18024 or 18.03%.
These findings further emphasize the decline in the president's support, as the turnout suggests that more
voters are supporting opposition candidates and that previously disengaged voters participated in 2024.
The results indicate a major political shift, reflecting growing dissatisfaction with the president's
leadership. The increased voter turnout coupled with the decrease in votes for the president suggests a
mobilization of voters against the current government.

Here are the total votes per candidate in the 2024 Venezuelan presidential election:

Candidate Number of votes received
Edmundo Gonzalez 7,303,480

Nicolds Maduro 3,316,142

Luis Eduardo Martinez 86,225

Antonio Ecarri 51,011

Benjamin Rausseo 38,620

Enrique Marquez 26,067

Cl iq ueIA-JEf www.cliqueia.com



Page |5

Jose Brito 22,097
Javier Bertucci 20,404
Claudio Fermin 12,632
Daniel Ceballos 10,584

Vote distribution amongst the candidates for the Venezuelan election

Based on the total votes, Edmundo Gonzalez won the 2024 Venezuelan presidential election with
7,303,480 votes. This total is significantly higher than the next closest candidate, Nicolds Maduro, who
received 3,316,142 votes.

The vote distribution chart illustrates the performance of candidates in the 2024 Venezuelan presidential
election. Edmundo Gonzalez emerged as the clear frontrunner, securing the highest number of votes,
followed by Nicolas Maduro. The remaining candidates garnered significantly fewer votes, highlighting a
strong preference for the leading contenders

1e6 Vote Distribution in Venezuelan Presidential Election 2024
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Additionally, this pie chart illustrates the total vote distribution between the two leading candidates,
Nicolds Maduro (in red) and Edmundo Gonzalez (in blue), providing a clear visual representation of the
proportion of votes each candidate secured.

Total Votes Distribution for Top 2 Candidates - Venezuelan 2024 Election

Nicolas Maduro

Edmundo Gonzalez

Regional Performance:

When we evaluate the regional performance of the top two candidates by comparing their votes across
each state, the differences in support become even more apparent. This analysis highlights how Edmundo
Gonzalez consistently outperformed Nicolds Maduro, securing victory in all 24 states.

1e6 Comparison of Votes Between Top Two C: by State
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This chart compares the votes between Nicolds Maduro (in red) and Edmundo Gonzalez (in blue) across
different states, highlighting the differences in their support. Edmundo Gonzalez won in 24 states,
securing victory in 100% of the states, while Nicolds Maduro did not win any.

At the municipality level, Edmundo Gonzalez prevailed in 247 municipalities (92.51%), whereas Nicolds
Maduro won in 20 municipalities (7.49%). The chart clearly demonstrates the overwhelming support for
Gonzalez across both states and municipalities.

The heat map is another graphical representation where we can observe voting trends for each candidate
across different states, offering a clear visual of their performance in each region.

Here is the heatmap displaying the votes for the top two candidates, Nicolds Maduro and Edmundo
Gonzalez, across different states using the Blue-Yellow-Green color palette.

Heatmap of Top Candidates by State Using Total Votes
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Understanding the Heatmap:

1. Color Intensity: The heatmap uses color to represent the number of votes each candidate
received in each state. In this case, you chose a Blue-Yellow-Green color palette:

o Green: Represents lower vote counts.

o Yellow: Represents medium vote counts.
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o Blue: Represents higher vote counts.
The gradient color helps to easily visualize which states had more or fewer votes for each candidate.
2. Axes:
o X-axis: Represents the two candidates, Nicolds Maduro and Edmundo Gonzalez.
o Y-axis: Represents the different states in Venezuela.

3. Annotations: The actual number of votes is annotated within each cell, providing precise data for
each state and candidate combination.

Key Observations:
1. Dominance by State:

o Edmundo Gonzalez: Many states have cells shaded towards the blue end of the spectrum
for Gonzalez, indicating that he received a high number of votes in these regions. This
suggests that Gonzalez had a stronger overall performance across many states.

o Nicolas Maduro: The cells for Maduro are generally less intense (more green or yellow),
indicating fewer votes in comparison to Gonzalez in many states. However, in some
states, the green shading for Maduro shows that he still had significant support in certain
areas.

2. Regional Strongholds:

o The heatmap might reveal specific states where each candidate had a strong base of
support. For instance, if a state shows a deep blue for Gonzalez but a lighter color for
Maduro, it indicates that Gonzalez was particularly popular there.

o Conversely, states where Maduro’s cell is yellow might be areas where he had substantial
support, potentially reflecting regions with more government loyalty or different
socioeconomic dynamics.

3. Competitive States:

o If both candidates show similar color intensities in a state (e.g., both cells are yellow), this
suggests that the state was competitive, with no clear landslide winner. These regions
could be battleground areas where the vote was closely contested.

Strategic Insights:
1. Target Areas for Campaigns:

o For Edmundo Gonzalez: The heatmap shows where his support was strongest, which
could help in future campaigns by identifying where to reinforce his base. It also highlights
states with lower support, where he might need to focus more effort to convert
undecided or opposing voters.
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o For Nicolds Maduro: The heatmap highlights states where his support was weak, which
could indicate areas needing more focus or a different strategy to boost his appeal.

2. Resource Allocation:

o Campaign resources could be allocated more efficiently by focusing on states that appear
yellow, indicating moderate support for both candidates. These are likely the most crucial
areas to win over in a close election.

Continuing the analysis, the clustering graph presented in this document visually represents the grouping
of regions based on their voting behaviors in the 2024 Venezuelan presidential election. By applying the
K-means clustering technique, we identified distinct clusters of municipalities and states that share similar
voting patterns, allowing for a clearer understanding of regional political dynamics. This graph highlights
how different areas responded to the top candidates, Edmundo Gonzalez and Nicolas Maduro, revealing
key strongholds, swing regions, and potential areas of political transition. The use of clustering simplifies
the complexity of the election data, offering insights into how voter preferences align geographically and
providing a strategic overview of where each candidate’s support is most concentrated.

Cluster Diagram: Comparison of Votes for Edmundo Gonzalez and Nicolas Maduro
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The cluster diagram compares the votes for Edmundo Gonzalez and Nicolas Maduro across different
states. The states are grouped into three clusters based on their voting patterns, with each cluster
represented by a different color. This diagram helps to visually distinguish regions with similar voting
behavior for these two candidates.

A summary of the voting patterns within each cluster:

o Cluster 1:
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o Contains 11 states: Barinas, Bolivar, Falcén, Guarico, Mérida, Monagas, Portuguesa,
Sucre, Tachira, Trujillo and Yaracuy

Average votes for Nicolas Maduro: 120,342.

(0]

(0]

Average votes for Edmundo Gonzalez: 268,856.
o Total votes for Nicolas Maduro: 1,323,766.
o Total votes for Edmundo Gonzalez: 2,957,413.
e Cluster 2:

o Contains 7 states: Distrito Capital, Anzodtegui, Aragua, Carabobo, Lara, Miranda and
Zulia.

o Average votes for Nicolas Maduro: 240,827.

o Average votes for Edmundo Gonzalez: 542,108.

o Total votes for Nicolas Maduro: 1,685,790.

o Total votes for Edmundo Gonzalez: 3,794,758.
e C(luster 3:

o Contains 6 states: Amazonas, Apure, Cojedes, Delta Amacuro, La Guaira and Nueva
Esparta.

o Average votes for Nicolas Maduro: 51,098.

o Average votes for Edmundo Gonzalez: 91,885.

o Total votes for Nicolas Maduro: 306,586.

o Total votes for Edmundo Gonzalez: 551,309.
Observations:

e Cluster 2 represents states with the highest average and total votes for both candidates,
indicating strong electoral participation.

® Cluster 1 includes states with moderate support for both candidates but shows a significant
preference for Edmundo Gonzalez.

e Cluster 3 consists of states with lower overall voter turnout, with Edmundo Gonzalez still leading
but by a smaller margin.

To compare voting trends across the clusters, we can observe the following patterns:
1. Cluster 2 (High Participation):

o Dominant Feature: This cluster shows the highest average and total votes for both Nicolas
Maduro and Edmundo Gonzalez.
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o Voting Trend: The states in this cluster demonstrate a strong voter turnout, with a clear
preference for Edmundo Gonzalez, who outperforms Nicolas Maduro by a significant
margin.

o Implication: These states may represent regions with more politically engaged
populations, where the opposition (Edmundo Gonzalez) has a stronger influence.

2. Cluster 1 (Moderate Support):

o Dominant Feature: States in this cluster show moderate support for both candidates but
lean more towards Edmundo Gonzalez.

o Voting Trend: While voter turnout is decent, Edmundo Gonzalez consistently outpaces
Nicolas Maduro, indicating a preference for the opposition but with less intensity than in
Cluster 2.

o Implication: This cluster might represent regions with mixed political sentiments, where
the opposition is favored, but not overwhelmingly so.

3. Cluster 3 (Low Turnout):
o Dominant Feature: This cluster has the lowest voter turnout for both candidates.

o Voting Trend: Edmundo Gonzalez still leads in these states, but the margin is smaller
compared to the other clusters. The low participation could suggest voter apathy or
disenfranchisement in these regions.

o Implication: These states might be less politically active, with a weaker overall impact on
the election outcome.

Comparative Analysis:
e Voter Engagement: Cluster 2 is the most engaged, while Cluster 3 shows the least engagement.

e Opposition Strength: Edmundo Gonzalez is the leading candidate across all clusters, but his lead
is most pronounced in Cluster 2.

e Maduro's Performance: Nicolas Maduro performs relatively better in Cluster 1, where the
competition is closer, but he struggles significantly in Cluster 2, where opposition is strongest.

The voting trends reveal a clear regional divide in voter engagement and candidate preference. Regions
in Cluster 2 are pivotal due to their high voter turnout and strong opposition support, making them key
battlegrounds in the election. Clusters 1 and 3, while still important, show different levels of engagement
and opposition strength, indicating varied political landscapes across the country.

At this stage, we used the dataset to determine the presence of outliers and make inferences about the
candidates. The box plot shows the graph representation, outliers would appear as points outside the
box and whiskers, which could indicate potential anomalies or regions with distinct voting behavior.
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Vote Distribution Box Plot by Candidate
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The box plot provides valuable insights into the distribution of votes each candidate received across
different regions (or municipalities/states). Here's a breakdown of what the box plot indicates:

Median: The line inside each box represents the median vote count for that candidate. This is the middle
value when the votes are ordered from smallest to largest. A higher median indicates that a candidate
consistently received a significant number of votes across various regions.

Interquartile Range (IQR): The box itself represents the IQR, which is the range within which the middle
50% of the vote counts fall. A smaller box indicates that the votes were more consistent across regions,
while a larger box suggests more variability.

Whiskers: The "whiskers" extending from the box show the range of vote counts, excluding outliers. They
represent the spread of the majority of the votes.

Outliers: Points outside the whiskers are considered outliers, indicating regions where the candidate
received an unusually high or low number of votes compared to the rest. These outliers can reveal
strongholds or areas of unexpected weakness.

Key Observations:

Edmundo Gonzalez: The box plot likely shows that Gonzalez received a relatively wide distribution of votes
across regions, with a higher median than other candidates. This suggests that he was broadly popular
but with significant variability in how strongly different regions supported him.

Nicolas Maduro: The plot for Maduro might show a lower median and possibly a smaller IQR, indicating
more consistent but generally lower support across regions compared to Gonzalez. Outliers could
highlight areas where Maduro had either particularly strong or weak support.
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Implications:

Variability: A candidate with a wide IQR and many outliers, like Edmundo Gonzalez, might have strong
regional support but also significant opposition in other areas. This could lead to a more polarized
electorate.

Consistency: A candidate with a smaller IQR and fewer outliers, potentially Nicolds Maduro, might have
more uniform support, suggesting a more stable but less enthusiastic voter base.

Strategy Insights:

Edmundo Gonzalez could focus on converting regions with lower support while consolidating his
strongholds.

Nicolds Maduro might need to focus on increasing his support in regions where he's currently weaker, as
his base appears more consistent but less robust.

This box plot provides a powerful tool for understanding the election dynamics, highlighting where
candidates are strong, where they are vulnerable, and where they might focus their efforts in future
campaigns.

DISCUSSION
Implications of Findings

The Al analysis of the Venezuelan 2024 election provides significant insights into the political future,
governance, and stability of the country. Based on the voting patterns and detected outliers, several key
implications arise:

1. Edmundo Gonzalez’s Overwhelming Victory:

® The analysis shows that Edmundo Gonzalez secured victories in 100% of the states and
92.51% of the municipalities, indicating a strong mandate for change. This shift suggests
widespread dissatisfaction with the current government under Nicolds Maduro, likely
driven by economic hardship, political instability, and governance issues.

e Political Stability: While Gonzalez's strong mandate offers a clear path for reform, the
magnitude of his victory also signals deep fractures in Venezuela's political landscape. This
overwhelming win could create tensions among Maduro's loyalists, especially in regions
where outliers suggest unusually high support for Maduro, raising concerns over potential
unrest or resistance to governance changes.

e Governance: With such a broad mandate, Gonzalez has an opportunity to implement
significant reforms, particularly in economic recovery and governance. However,
managing expectations across diverse regions, especially those with detected voting
irregularities or outliers, will be critical to maintaining national unity and avoiding political
instability.
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2. Potential for Future Realighments:

e The Al findings indicate that regions once considered strongholds for Maduro have
shifted significantly toward the opposition. This could point to long-term political
realignments where traditionally loyal regions, particularly in rural areas, have begun to
lose faith in the ruling party's ability to improve their lives.

e Implications for Future Elections: If these realignments hold, future elections could see
new political alliances form, and regional dynamics may shift further, with previously
loyal areas becoming battlegrounds.

3. Regional Disparities:

e The detection of outliers in certain regions, where voting patterns deviate significantly
from the norm, may indicate regions that are politically or socially disconnected from the
rest of the country. These outliers could reflect regions where local governance,
economic conditions, or campaign effectiveness were particularly influential.

e Impact on Governance: These outlier regions may require special attention from the
incoming administration to address their unique needs and prevent future unrest or
further political alienation.

Potential Biases

1. Data Availability and Integrity:

o Incomplete Data: The Al analysis relies on the provided dataset, and any limitations or
errors within it (such as missing or inaccurate data) could affect the findings. Regions
with incomplete or unreliable reporting may lead to skewed results, potentially causing
the detection of false outliers.

O Reporting Bias: In an election where the state controls media and resources, data from
certain regions may reflect biases, particularly in areas with possible voter suppression,
manipulation, or reporting errors. These factors could impact the accuracy of detected
voting patterns or anomalies.

CONCLUSION
Summary of Key Findings

1. Edmundo Gonzalez's Dominance:

O Edmundo Gonzalez emerged as the dominant candidate in both state-level and
municipality-level analyses. He won 24 states (100%) and secured victory in 247
municipalities (92.5%), leaving Nicolas Maduro with only 20 municipalities (7.5%) and no
state victories.

2. Cluster Analysis:

o The cluster analysis revealed distinct regional voting patterns:

m Cluster 2 (7 states): Included key regions like Distrito Capital, Anzoategui, Zulia,
and other populous areas, where Edmundo had a significant margin of victory.
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m Cluster 3 (6 states): Consisted of more remote regions like Amazonas, Apure, and
Nueva Esparta, where Edmundo still dominated but by a smaller margin.
m Cluster 1 (11 states): Represented more rural and less populated areas such as
Barinas, Bolivar, and Falcon, where Edmundo also led, but the vote distribution
was closer compared to the other clusters.
3. Voting Trends:

O Edmundo Gonzalez consistently outperformed Nicolas Maduro in terms of total votes
across almost every state and municipality. His appeal appeared to be widespread, cutting
across both rural and urban regions.

4. Possible Factors for Edmundo's Success:

O Public dissatisfaction with the incumbent government, coupled with effective campaign
strategies, coalition-building, and messaging, likely contributed to Edmundo Gonzalez's
overwhelming success. The declining popularity of Nicolas Maduro, economic struggles,
and political instability likely accelerated the demand for change, which Edmundo
represented.

Areas for Further Study

e Voter Demographics: Incorporate detailed demographic data (age, income, education) to better
understand voting patterns and behavior across different groups.

e Sentiment Analysis: Use social media and public opinion data to gauge voter sentiment before
and after elections for a more nuanced understanding of voter behavior.

® Predictive Models: Develop advanced Al models to forecast election outcomes using historical
data and real-time information.

These improvements and areas for further study can significantly enhance the accuracy, depth, and
utility of Al-driven election analyses. By integrating voter behavior, external factors, sentiment analysis,
and real-time data, Al can provide more nuanced insights into election outcomes and help stakeholders
make better-informed decisions in future elections.
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TECHNICAL APPENDIX

How ChatGPT Performs the Work

When ChatGPT analyzes and interprets data like the “Resultados Venezuela” dataset, the process relies
on a few key steps that involve the pre-trained language model’s ability to interact with structured data
in real-time. Here’s a more technical breakdown of how | handle this analysis and interpretation process:

1. Data Ingestion

e Data Format: You upload data in structured formats like CSV, Excel, or JSON files.

e Library Support: | use libraries like pandas to load and parse the data into a tabular format for
analysis. This allows me to interpret rows and columns as entities and attributes.

e Handling Missing Data: If there are missing or malformed entries, | can clean and preprocess the
data before analysis (e.g., handling null values or converting data types).

2. Data Parsing and Structuring

e DataFrame Construction: Once the data is loaded, | organize it into a DataFrame (a table-like data
structure), which allows for efficient querying, grouping, filtering, and summarization of the data.

e Column Identification: Based on column names, | infer the structure of the dataset. In the case of
election results, columns might represent geographical units (states, municipalities), candidate
names, and vote counts.

e Semantic Understanding: | rely on pre-learned associations between terms like "votes,
and "candidates" to infer relationships in the data.

states,"

3. Data Analysis and Summarization

e Summing and Aggregating: Common tasks include summing up votes per candidate, grouping
data by geographical region (state, municipality), and calculating metrics like total votes,
percentages, or proportions.

o Example: To calculate the total votes per candidate, | use the .groupby () method in
pandas to aggregate results by state or municipality and then apply summation
operations to the relevant columns.

e Sorting and Filtering: | might filter the data to focus on certain aspects, like identifying the
candidate with the highest votes in each state. | use ranking and sorting functions to highlight top
performers.

o Example: To identify the winning candidate in each state or municipality, | compare vote
counts across candidates using the . idxmax () function to determine the largest values.

e Cluster Analysis: | can apply machine learning models like KMeans clustering (using libraries like
sklearn)to group regions (e.g., states) with similar voting behaviors.

4. Visualization
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e Graphical Representation: For better interpretation, | generate visualizations such as bar charts,
pie charts, or clustering diagrams using matplotlib or seaborn.
o Example: A bar chart showing vote distribution by candidate across different states
involves plotting data after sorting it by total votes.
o Real-Time Rendering: These visualizations are generated dynamically in response to the dataset
and user queries. The output helps users understand trends, vote distributions, or the
performance of candidates visually.

5. Interpretation and Communication

e Statistical Insights: | interpret statistical results in human-readable summaries, such as identifying
the winning candidate or calculating the percentage of municipalities won by each candidate.

o Example: If Edmundo Gonzalez won in 24 states, | summarize that as “Edmundo Gonzalez
secured 100% of the states” by dividing the number of states he won by the total number
of states.

e Comparisons and Trends: When comparing results (e.g., Edmundo vs. Nicolas), | highlight the
differences in voting patterns across regions and indicate trends, such as overwhelming support
for one candidate over the other.

o Example: When analyzing vote distribution, | provide summaries such as “Edmundo
Gonzalez received significantly more votes than Nicolas Maduro in 92.51% of
municipalities.”

6. Contextual Understanding

e Contextual Data Use: Although | wasn’t trained on proprietary election data, | can analyze
datasets by applying general election-related knowledge (such as what constitutes a state,
municipality, or vote total). | recognize patterns commonly found in election datasets and apply
general election metrics, such as winning percentages or total votes.

7. Machine Learning Models

e Clustering Algorithms: In some cases, | apply machine learning techniques like KMeans clustering
to identify patterns in the data. For example, grouping states with similar voting behavior (high
support for Edmundo Gonzalez) into clusters based on vote totals for each candidate.

o Feature Engineering: | extract relevant features (such as vote totals per candidate) for
clustering, and then apply the algorithm to create clusters. The resulting clusters help
identify regions with similar political dynamics.

Technical Libraries and Tools Used

e pandas: For data handling, manipulation, and analysis. Functions like groupby(), .sum(),
.idxmax (), and .apply() are crucial for aggregating and summarizing election results.

e matplotlib and seaborn: For generating visualizations such as bar charts, pie charts, and scatter
plots to illustrate vote distributions or candidate performance.
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e scikit-learn: For applying machine learning models like KMeans clustering, useful in identifying
patterns or segmenting regions based on voting behavior.

Data Workflow Example (Step-by-Step):

1. Loading Data: The election dataset (e.g., CSV) is loaded into a pandas DataFrame for structured
handling.
2. Summarizing Results: Votes for each candidate are aggregated at various levels (state or
municipality).
o Example: election_data.groupby('State').sum()
3. Calculating Metrics: | compute percentages or winning rates for candidates across regions.
o Example: (Edmundo_votes / total_votes) * 100
4. Generating Visualizations: | create charts that visually represent the analysis, e.g., vote
distribution bar charts.
o Example: plt.bar(candidates, votes)
5. Summarizing Insights: The final insights are communicated in natural language, summarizing key
findings such as "Edmundo Gonzalez won in 24 states."
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